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Dai et al adjuvant chemotherapy. 3 A meta-analysis of randomized trials on postoperative adjuvant therapy for resectable RC has shown a 17% improvement in overall survival and a 25% improvement in disease-free survival. 4 Thus, adequate LN retrieval and accurate pathological assessment are crucial for patients' care. Stage migration caused by false-negative node might prevent patients from receiving potentially effective adjuvant therapy.
To reduce stage migration, many experts have proposed to evaluate the minimum number of LNs in colorectal cancer samples. Since 2001, the American Joint Committee on Cancer recommended examining 12 LNs in the surgical specimen of colorectal cancer for adequate staging. [5] [6] [7] In addition, some studies pointed out that neoadjuvant therapy subsequently decreased the LN yield, but it is not clear in terms of the association between LN yield and survival outcomes in these patients. [8] [9] [10] Recently, a beta-binomial model of great clinical significance has been applied to estimate the probability of correct staging in various cancer patients with negative LNs. [11] [12] [13] [14] [15] [16] [17] Shariat et al used the beta-binomial model and developed clinical (preoperative) nodal staging score (NSS) to estimate the sensitivity of pathologic nodal staging in bladder cancer and found that the probability of missing a positive LN decreased with an increasing number of nodes examined. 13 Recently, the same method was applied on prostate cancer and the result suggested that if one to six nodes in cT1 and six to eight nodes in cT2 tumors were examined, the probability that a patient has LN metastasis would be up to 90%. 15 More recently, this model was even used in thyroid cancer to find out how many LNs are enough for assessing the adequacy of LN yield. 17 Since the probability can work as a function of the number of LNs examined and the T stage, we developed models using similar approaches with large samples to calculate the probability. It is to be noted that a model for RC patients who underwent neoadjuvant therapy was especially built to investigate the minimum LN yield to confirm the true prevalence of node-negative disease. This model may help to identify patients who benefit little from postoperative adjuvant chemotherapy, thus tailoring treatment modalities to patients with locally advanced RC.
Patients and methods Patients
The Surveillance, Epidemiology, and End Results (SEER) program is an authoritative platform of the National Cancer Institute and provides information of cancer incidence and survival from cancer registries which represent about 28% of the population in the US. We identified 327,755 patients with stage I-III primary rectal carcinoma diagnosed and excised between 2004 and 2013 ( Figure 1) . The exclusion criteria were 1) patients with no LNs examined or reported, 2) patients with unknown number of positive LNs, and 3) patients who received intraoperative radiation or unknown radiation sequence. Therefore, 31,853 patients were finally included in the study cohort and were divided into SURG and NEO groups with 17,425 and 14,428 patients, respectively.
statistical analysis
The methods we adopted are similar to those in previous works.
11 -17 Briefly, this study focused on the probability that patients with pathologically negative LNs are inappropriately staged. Though the true nodal status is unascertainable, information from node-positive patients can evaluate whether the number of examined LNs and negative ones is efficient to certify the true node status. Consider patients with a large number of examined LNs and a small number of positive LNs (k). If inadequate number of LNs were examined, patients could have been incorrectly diagnosed node negative. For those with a small number of LNs examined and a large k, there is a little chance of missing positive LNs. Hence, the information of nodal positive patients can be used to evaluate the potential positive nodal in negative patients.
The probability of positive LNs in patients with pathologically negative ones can be obtained by computing the probability of missing positive LNs (sensitivity), the prevalence of positive LNs, or the NSS from sensitivity and prevalence.
Probability of missing a positive node
Probability of missing a positive LN (1−sensitivity), namely, the false-negative rate, is unavoidable in pathological examination. It hinges on the number of LNs examined rather than patients' characteristics. Considering the heterogene- 
In the above equation, k represents the number of positive LNs and #TP k refers to the number of true-positive LNs.
To obtain prevalence, further calculation is needed with the following formula:
pT/ypT stage stratifies the prevalence estimates; but to avoid cumbersome expression, it is not manifested in the above formula.
nodal staging score NSS, the probability of pathologically negative LNs proving to be true, can be used to assess whether staging is adequate.
NSS = Prev
Prev Prev
Confidence intervals
Creating 2,000 boot-strap samples and having the estimation process replicated can assess the precision of the reported estimates. 18 The 2.5th and 97.5th quartiles were chosen as the lower and upper limits of the 95% CIs, respectively, for the corresponding estimates.
Validation
The predictive probabilities did not involve the follow-up information of these patients. We divided the NSS into four quartile subgroups and constructed survival curves stratified by the pT/ypT stage.
ethics approval
This study was based on SEER dataset which is publicly accessible, and we have been permitted for the research purpose. It did not include interaction with humans or use personal identifying information. The informed consent was not required for this research.
Results
Basic characteristics of patients
Descriptive characteristics of patients are summarized in Table 1 . Of 31,853 eligible patients for modeling, 18,870 (59.2%) were node positive; thus, they were analyzed for the estimates of #FN k . The other 9,983 patients with pN0 or ypN0 disease were analyzed for the estimates of #TP k . Age, tumor size, T stage, LN yield, and differentiation grade were associated with node positivity vs node negativity.
nodal staging score for RC patients without neoadjuvant therapy
The average number of LNs examined was 14 and 64.9% patients in SURG turned out node negative. α and β, the parameters of the beta-binomial model, were 1.17 (95% CI, 1.12-1.22) and 3.25 (95% CI, 3.04-3.49), respectively. Presented in Figure 2 is the probability of missing positive LNs, and it is found to decrease as the number of LNs evaluated increases ( Figure 2 ). The probabilities of false-negative LN resection were 75.3%, 34.9%, 23.8%, 19.4%, 16.2%, 9.4%, and <5% for 1, 5, 8, 10, 12, 20, and >35 LNs examined, respectively.
The prevalence of nodal disease was 33.9% and the corrected prevalence was 41.5% (Table 2 ). False-negative LN underestimated prevalence, which existed across all pT stages and increased with the extension of pT stage. Also, 63.2% patients with pT4 stage RC are estimated to have nodal metastasis with a prevalence of 52.0%. The results of NSS are presented in Figure 3A . If 12 LNs were harvested, the true node-negative rate was 96.6% for pT1 patients, 93.6% for pT2, 80.2% for pT3, and only 77.6% for pT4 patients. With three and seven LNs, respectively, examined, those with pT1 and pT2 diseases are 90% likely to receive a correct pathological diagnosis. To achieve the same accuracy, patients with pT3 and pT4 diseases need to have 28 and >32 LNs evaluated, respectively.
The estimates of survival probability are presented in Figure 4 . There is no statistical significance between the four cancer-specific survival (CSS) curves in pT2 disease submit your manuscript | www.dovepress.com
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Dai et al (P=0.28). However, the four curves are statistically different among pT1, pT3, and pT4 diseases (P<0.01).
nodal staging score for RC patients with neoadjuvant therapy
In the NEO group, the average number of LNs examined was 12 and 52.4% patients were node-negative. α and β, the parameters of the beta-binomial model, were 1.38 (95% CI, 1.30-1.47) and 4.20 (95% CI, 3.84-4.59), respectively. As shown in Figure 2 , the probability of missing positive LNs also dropped with increase in the number of LNs examined. The apparent prevalence of nodal disease was 29.4%, while the corrected prevalence was 36.9%, which were significantly lower than that in the SURG cohort (Table 2 ). Nodal staging scores of patients receiving neoadjuvant therapy are presented in Figure 3B . If 12 LNs were retrieved, the proportion for true node-negative disease was 96.3% for ypT1 patients, 93.7% for ypT2, 90.5% for ypT3, and 87.4% for ypT4 patients. When patients with ypT1 and ypT2 diseases have four and seven LNs examined, respectively, they will have a 90% possibility for correct diagnosis by pathologists. Nevertheless, patients with ypT3 and ypT4 diseases need to have 12 and over 16 LNs evaluated, respectively, to achieve the same accuracy. Figure 5 indicates that there is no significant difference in CSS between the quartiles of NSS with ypT1, ypT3, and ypT4 tumors (P>0.05 for each of them), while the survival curves are separate only for ypT2 tumors (P=0.03). 
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Discussion
Nodal staging can predict the recurrence and survival of RC after radical resection. However, limited number of LNs examined will increase the possibility of understaging, which makes the postoperative management and surveillance difficult. Therefore, a series of studies have been performed, confirming that the number of LNs examined could dramatically impact patients' prognosis. Recommendations for the minimum number of LNs examined vary from 10 to 23, yet no consensus has been reached.
In the present study, we found that NSS can accurately predict the real pN/ypN stage based on pT/ypT stage and the LNs examined. The probability of missing positive LNs decreases with increase in the number of LNs examined. Of note, to achieve a 90% NSS in the SURG cohort, patients with pT3 and pT4 diseases need to have 28 and 32 LNs examined, respectively. Our previous research based on SEER database indicated that RC patients at stages IIB and IIC present a poorer prognosis compared with patients at stage IIIA. 19 We further investigated the prognosis of RC patients stratified by neoadjuvant therapy in our SEER database, which showed that pT4N0/ypT4N0 patients presented much worse CSS compared with stage IIIA and pT3N0/ypT3N0 patients ( Figure S1 ). Up to 93.1% of RC patients at pT4 did not have enough nodes examined to guarantee true node-negative disease. Therefore, we speculate nearly all pT4 patients who had not undergone neoadjuvant therapy have been understaged and deserve highly intense adjuvant chemotherapy and close follow-up.
It is to be pointed out that preoperative radiation reduces the number of evaluable nodes. 20, 21 The requirement for the retrieval of nodes for patients who have received neoadjuvant therapy should be distinct from that for patients who underwent surgery directly. Furthermore, strategies of adjuvant therapy should also be tailored for patients after neoadjuvant therapy. In order to provide guidance for clinic, we specifically did separate analysis in patients of NEO cohort 
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Dai et al and found that two lesser nodes (13.3 vs 15.5, P<0.001) were examined compared with patients in the SURG cohort, while up to 35.3% of patients in the NEO group had <12 LNs examined. To achieve an NSS of 90%, only 12 nodes need to be examined for ypT3 and 16 nodes need to be examined for ypT4. A previous study using SEER database indicated that overall survival improved with increasing number of nodes examined for RC after neoadjuvant therapy. 22 Therefore, a more reasonable cutoff value to guarantee true ypN0 is needed to avoid understaging. On the other hand, adjuvant chemotherapy is currently recommended by the National Comprehensive Cancer Network guidelines for all RC patients who have received neoadjuvant therapy, regardless of the surgical pathology results. However, several studies have questioned the need of adjuvant chemotherapy for ypN0 patients, especially for those with ypT0-2.
23, 24 Our model may help to identify the real subset of ypT1-2N0 patients who can avoid excessive treatment of adjuvant chemotherapy.
Strengths and limitations
NSS has several advantages. It reflects the probability of true node-negative disease. Its results are easy to grasp, due to which patients can make treatment decisions more easily. Unlike other models where accuracy improves dramatically after exceeding a certain threshold, our model reveals with the addition of LNs examined, the accuracy steadily improves. T stage can reflect how deep the original disease penetrates into the rectal wall, which is also linked with LNs involvement. Combining T stage with the number of LNs examined, our tool can predict the true nodal stage individually. What is more, it helps to individualize follow-up plans and treatment decisions. Actually, apart from tumor T stage, many inherent features of LNs, such as size and morphology, were also the possible factors reflecting LN metastasis. [25] [26] [27] Previous results suggested that larger node size and spherical node were associated with higher positive rate. Therefore, future models can be improved by incorporating more valuable factors.
However, our study does have some limitations. First, it is retrospectively designed. Second, our model is mainly based on three assumptions. One of the assumptions is that there are no false positives: once an involved node is harvested, it will invariably be classified as positive second. Another assumption of the model is the use of the beta-binomial model, which is considered standard in the analysis of hierarchical binary data. The most controversial assumption is that nodes within a patient have the same probability of being involved, which implies that the number of examined nodes, regardless of location or other specific information, is the only factor that determines whether a truly node-positive patient will be misclassified as a node-negative patient. Although it seems impossible to hold, several studies support this argument by suggesting a lack of orderly progression in mesenteric LN metastasis. A recent study found no discrepancy in the incidence of LN metastasis among the anterior, bilateral, and posterior regions of the mesorectum. 28 Besides, another study reported 47% sentinel LNs turned out negative in patients with positive LNs. 29 Finally, the applicability of NSS in all manners of clinical situations should be externally validated. There is no established standard for true LN status; therefore, this model needs further validation so that it can be used to identify patients with high risk of missing negative LNs in diagnosis.
Conclusion
Based on the T stage and the number of LNs examined, NSS can evaluate the probability that negative LNs pathologically diagnosed are truly negative. Our recommendation is that the standard number of LNs examined be based on the expected accuracy for different pT/ypT stages. By determining whether a node-negative RC patient is adequately staged, NSS may help to identify those who need intensive adjuvant chemotherapy, to make follow-up plans for those without neoadjuvant therapy, and to screen among those receiving neoadjuvant therapy who benefit little from postoperative chemotherapy.
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Supplementary material
Figure S1
Cancer-specific survival analysis of pT4N0/ypT4N0 patients compared with patients at stage IIIA and pT3N0/ypT3N0 in both SURG (A) and neO (B) cohorts. 
